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Abstract
Hepatocellular carcinoma usually afflicts individuals in their later years following
longstanding liver disease. In Peru, hepatocellular carcinoma exists in a unique
clinical presentation, which affects patients around age 25 with a normal, healthy
liver. In order to deepen our understanding of the molecular processes ongoing in
Peruvian liver tumors, mutation spectrum analysis was carried out on
hepatocellular carcinomas from 80 Peruvian patients. Sequencing analysis focused
on nine genes typically altered during liver carcinogenesis, i.e. ARID2, AXIN1,
BRAF, CTNNB1, NFE2L2, H/K/N-RAS, and TP53. We also assessed the
transcription level of factors involved in the control of the alpha-fetoprotein
expression and the Hippo signaling pathway that controls contact inhibition in
metazoans. The mutation spectrum of Peruvian patients was unique with a major
class of alterations represented by Insertions/Deletions. There were no changes at
hepatocellular carcinoma-associated mutation hotspots in more than half of the
specimens analyzed. Furthermore, our findings support the theory of a consistent
collapse in the Hippo axis, as well as an expression of the stemness factor NANOG
in high alpha-fetoprotein-expressing hepatocellular carcinomas. These results
confirm the specificity of Peruvian hepatocellular carcinoma at the molecular
genetic level. The present study emphasizes the necessity to widen cancer
research to include historically neglected patients from South America, and more
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broadly the Global South, where cancer genetics and tumor presentation are
divergent from canonical neoplasms.
Introduction
Hepatocellular carcinoma (HCC), the major form of primary liver cancer, is a
leading cause of death from malignancy, ranking at the third position worldwide
[1]. HCC remains a deadly disease, generally diagnosed at an advanced stage,
when surgical intervention is no longer possible because of tumor extension. HCC
incidence is known to vary widely throughout the world depending on region
with areas of high incidence, such as Eastern Asia and sub-Saharan Africa, and
areas of low incidence, like Northern Europe and North America [2]. High
incidence areas of HCC correspond grossly to zones with distribution of two
major risk factors, i.e. chronic infection with hepatitis B virus (HBV) and
aflatoxin B1 (AFB1) intoxication [3]. Elsewhere, chronic infection with hepatitis C
virus (HCV), excessive alcohol use, or dysmetabolic conditions dominate HCC
epidemiology, neighboring sometime with additional endemic risk factors, such as
hemochromatosis in Western Europe or alpha-1 antitrypsin deficiency in
Scandinavia. Meanwhile, large geographic areas, such as Eastern Europe, Northern
and Central Asia, Latin America, and the Caribbean, have not been fairly
scrutinized regarding prevalent risk factors and common liver cancer clinical
presentation. Likewise, molecular epidemiology of HCC in these areas remains
largely unknown. The issues raised here represent a serious matter for global
public health.
As with most types of cancer, the incidence of HCC has heightened
dramatically in recent past, and the HCC epidemic will continue to grow
exponentially for coming decades according to recent estimates by the World
Health Organization [1, 2]. The burden of HCC increases first and foremost in the
Global South, with nearly 85% of HCC cases and 64% of HCC-related deaths
monitored worldwide occurring in developing countries. Therefore, action is
required by both the scientific community and public health decision-makers to
address this plight. Like most of the Global South, Latin America is facing this
burgeoning cancer issue [4].
Peru is the South American country with the highest rate of primary liver
cancer [1]. Surgeons of the National Cancer Institute of Peru (INEN), the major
Peruvian cancer center, have recently described a locally frequent, but elsewhere
unusual, form of HCC affecting children, adolescents, and young adults [5]. We
then reported that age-specific distribution of HCC in Peruvian patient
population was delineating a bimodal distribution, with a first peak of incidence
at age 25 and a second one at age 64 [6]. These HCC cases appearing in younger
patient population were characterized by a tremendous elevation of alpha-
fetoprotein (AFP) tumor marker serum concentration, the absence of cirrhosis in
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95% of the cases, and the presence of an associated risk factor [mostly HBV
surface antigen (HBsAg) carriage] in merely 50% of cases [6].
It is generally admitted that the biology of cancers in adolescents and young
adults differs dramatically in terms of pathways alteration from those striking later
in lifespan [7]. Moreover, due to their rarity, our knowledge about early-life
HCCs is lacking. In order to gain insights into the molecular changes occurring in
the unusual clinical presentation of HCC in young Peruvian individuals, we
conducted a comparative analysis of mutations with age of 80 HCCs obtained
from patients admitted at INEN, i.e. 41 persons below age 40 (,40) and 39
persons above or equal age 40 ($40). Thirty-one exons covering 17 kb in nine
genes considered as mutation hotspots in HCC were analyzed. The purpose of the
present study was to determine whether genetic variations exist between younger
and older Peruvian HCC patients and to compare this spectrum with data
published from elsewhere. In addition, expression of transcriptional regulators of
the AFP gene and of some crucial members of the Hippo signaling pathway was
monitored. We present therein the first molecular analysis of HCC from an
indigenous population of the Western Hemisphere. Interestingly, our data suggest
that these tumors are significantly divergent from the patterns already described in
Eastern Asia, sub-Saharan Africa, or Western Europe.
Materials And Methods
1. Ethics statement
Prior to their inclusion, all patients received information regarding the purpose
and conduct of the study. Each patient provided specific written consent for the
storage of his or her information and samples in the Tumor Bank of INEN, and
their use for research. The study conforms to the ethical principles contained in
the Declaration of Helsinki, and was approved by the Human Subjects Committee
of INEN (Protocol Number #INEN10-05).
2. Patient recruitment and clinical specimen collection
A series of 80 patients with HCC attending INEN between August 2006 and
March 2011 was enrolled in the study. HCC patients were treated in the
Department of Abdominal Surgery of INEN by anatomic liver resection, i.e.
systematic removal of the tumoral liver segments confined by portal branches with
surgical margin [5]. 50 mg of both HCC and non-tumor liver (NTL) matched
pair tissues (HCC/NTL) were promptly harvested from the resected surgical piece,
flash frozen with liquid nitrogen, then kept at minus 80 C˚ for long-term storage.
Surgical report recorded tumor presentation and additional pathophysiological
comments. Follow-up medical consultations and phone interviews were used to
assess patient condition following intervention.
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3. Liver cancer classification
Cancer type and staging, as well as Edmonson-Steiner tumor grade (E.S.), were
assessed on hematoxylin–eosin-stained liver biopsy sections according to the
recommendations of the American Joint Committee on Cancer [8]. Anatomic
pathology diagnosis of HCC was confirmed twice independently by trained liver
pathologists both in Lima and Paris.
4. Mutation detection
Tissues were pounded under liquid nitrogen and then digested at 37 C˚ for 8 hours
in tissue lysis buffer containing proteinase K and sodium dodecyl sulfate (SDS).
Genomic DNA was extracted twice with phenol and once with chloroform,
precipitated in ethanol, and resuspended in TE buffer (10 mM Tris; 0.1 mM
EDTA; pH 8.0). Mutations and polymorphisms of tumor DNA were detected by
direct PCR amplification and subsequent sequencing performed using the BigDye
Terminator procedure (Applied Biosystems), as described [9]. Mutations were
confirmed by sequencing the second DNA strand. For every case of a tumor DNA
alteration, the germline DNA from parent NTL was subsequently analyzed using
the same procedure, in order to assess the somatic nature of the mutant. Only
those alterations that were present in HCC DNA and absent from NTL DNA were
scored as bona fide HCC-associated mutations. Point mutations were searched in
31 exons covering 17 kb in nine genes, i.e. tumor protein p53 (TP53), catenin
(cadherin-associated protein) beta 1 (CTNNB1), axin 1 (AXIN1), v-raf murine
sarcoma viral oncogene homolog B (BRAF), AT rich interactive domain 2 (ARID2),
nuclear factor erythroid 2-like 2 (NFE2L2), and Harvey (H-), Kristen (K-), and
neuroblastoma (N-) rat sarcoma viral oncogene homolog (RAS) genes. The DNA
primer pairs used in PCR assays are detailed in S1 Table.
5. Quantitative PCR assays
Real-time reverse-transcriptase PCR (qRT-PCR) assays were performed essentially
as described [10] (see S1 Text for details). Relative quantitation calculations were
done according to the DDCT method using the geometric mean of three
housekeeping genes as references: tripartite motif containing 44 (TRIM44),
hydroxymethylbilane synthase (HMBS), and lipase maturation factor 2 (LMF2)
complementary DNA transcripts. The three reference genes were selected among
12 constant genes arising from a previous array analysis of 70 HCC and nine NTL
samples to which were applied algorithms. The DNA primer pairs used in qRT-
PCR assays are described in S2 Table.
6. Western blot analysis
Western blot analysis was performed on eight HCC/NTLs, using primary antibody
to Yes-associated protein 1 (YAP), phosphorylated (p-) YAP (both CST), and
glyceraldehyde 3-phosphate dehydrogenase (GAPDH) (Abcam) (see S1 Text for
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details). Relative protein expression levels were established by normalization on
GAPDH protein expression.
7. Hepatitis viruses detection
Infections with HBV and HCV were assessed from serum of HCC patients with
electro-generated chemiluminescence Elecsys HBsAg II and Anti-HCV II assays
(Roche Diagnostics), using antibodies against HBsAg and HCV antibody (anti-
HCV), respectively. HBV DNA was detected in tissues by TaqMan assay
(Pa03453405_s1) (Life Technologies). HCV and hepatitis delta virus (HDV)
RNAs were detected in tissues by nested reverse transcriptase PCR assays (see S2
Table for details).
8. Serum AFP level detection
AFP was monitored for its preoperative serum concentration in all patients during
the week before surgery, using electro-chemiluminescence immunoassay (ECLIA)
Elecsys AFP kit (Roche Diagnostics), according to the manufacturer’s instruc-
tions. Diagnostic AFP threshold level for HCC detection at first hand was set at
400 ng/mL.
9. Statistical analyses
The age distribution of the patients was analyzed using a Gaussian mixture model
for detecting bimodality and calculating bimodality index (BI) [11, 12]. Pearson’s
second skewness coefficients were calculated as described [13]. Comparisons
between prevalence of alterations were performed using the Chi-square and
Fisher’s exact tests. Continuous variables were analyzed with Student’s t-test and
Mann-Whitney U test. Statistical analyses were performed with an alpha
significance level 0.05, using InStat package (GraphPad Software Inc.). Class
discovery was performed by unsupervised hierarchical clustering, using the DNA-
Chip Analyzer (dChip) software version 2010 (HSPH). Mean values are presented
with standard deviation (¡SD).
Results
1. Patient clinical demography and HCC-associated risk factors
The overall sex-ratio (Male:Female) was 1.4, with 58.7% of men and 41.3% of
women (Table 1). The mean and median ages of the overall cohort of patients
were respectively 42¡20 and 39 years old, ranking from age 1 to age 83 (Fig. 1A
and Table 1). The age distribution of the patients displayed bimodality with two
frequency modes (BI51.8) (Fig. 1A). The skewness coefficients of age distribution
were rather low with 0.4 and minus 0.6 for the ,40 and $40 patient groups,
respectively, indicating that both age distributions were centered around their
respective mean (Table 1). Patients originated from 20 of 25 Peruvian regions,
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with major subsets of individuals originating from the northern and central
coastal areas (i.e., Lima and Piura regions) (n517; 21%) and in the southern-
central Andes (i.e., Apurimac, Ayacucho, Cusco, and Junin regions) (n529; 36%)
(Fig. 1B). This latter subset was significantly overrepresented in regard to the total
population of Peru, in which the aggregated population of these four regions
represents only 11.6% (P50.0003). Geographic disparities in mean age for
diagnosis and development of HCC were observed with younger mean ages
Table 1. Demographical and clinico-pathological features of the HCC patient population analyzed.
Overall ,40 subset $40 subset
Cohort Headcount 80 (100%) 41 (51%) 39 (49%)
Age Mean¡SD 42¡20 23¡8 60¡5
Median 39 22 61
Range [1–83] [1–39] [40–83]
Gender Female 33 (41%) 18 (44%) 15 (38.5%)
Male 47 (59%) 23 (56%) 24 (61.5%)
Sex-ratio (M:F) 1.4 1.3 1.6
E.S. 1,2 62 (77%) 33 (80.5%) 29 (74%)
3 18 (23%) 8 (19.5%) 10 (26%)
Cirrhosis Yes 6 (7.5%) 2 (5%) 4 (10%)
No 74 (92.5%) 39 (95%) 35 (90%)
HBsAg(+) Yes 35 (43%) 27 (66%) 8 (20.5%)
No 45 (57%) 14 (34%) 31 (79.5%)
HBV DNA Yes 59 (74%) 36 (88%) 23 (59%)
No 21 (26%) 5 (12%) 16 (41%)
Anti-HCV Yes 2 (2.5%) 1 (2.5%) 1 (2.5%)
No 78 (97.5%) 40 (97.5%) 38 (97.5%)
Tumor size (cm) Mean¡SD 14¡6 15¡6 14¡6
Median 13 14 13
Multinodularity Yes 25 (31%) 14 (33%) 11 (28%)
No 55 (69%) 27 (67%) 28 (72%)
Metastasis Yes 13 (16%) 6 (14.5%) 7 (18%)
No 67 (84%) 35 (85.5%) 32 (82%)
Recurrence Yes 19 (24%) 10 (25.5%) 9 (23%)
No 61 (76%) 31 (74.5%) 30 (77%)
Liver enzymes (IU/L) ALP (mean¡SD) 279¡240 280¡262 279¡222
AST (mean¡SD) 109¡125.5 129¡151 86¡85.5
GGT (mean¡SD) 62.5¡71.5 76.5¡87 47¡45.5
AFP (ng/mL) Median 13,700 33,450 239
IQR 113,181 337,777 17,567
Abbreviations: AFP5alpha-fetoprotein; ALP5alkaline phosphatase; AST5Aspartate transaminase; E.S.5Edmonson-Steiner tumor grade; GGT5Gamma-
glutamyl transpeptidase; HBV5hepatitis B virus; HBsAg5HBV surface antigen; HCC5hepatocellular carcinoma; HCV5hepatitis C virus; IQR5interquartile
range; M:F5ratio of men to women;¡SD5standard deviation of the mean. ,40 and $40 subsets are defined as patients below age 40 and those equal or
above age 40, respectively. Multinodularity indicates HCC with more than one intrahepatic nodule. Recurrence indicates patients who developed a new
HCC within the following 12 months after anatomic liver resection. Percentages are expressed as proportion of the total patient population for the considered
parameter.
doi:10.1371/journal.pone.0114912.t001
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Fig. 1. Occurrence of HCC in Peru presents an age-based clinico-epidemiological polarity. (A) Histogram presenting the distribution of the present
patient population according to patients’ age at the time of diagnosis. X-axis displays age (10-year bin); y-axis displays the headcount of patients for a given
age group (n580). Straight line represents the histogram curve fitting with a Gaussian mixture function (BI51.8). This bimodal distribution concurs with the
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
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recorded evenly in the central regions of Peru (Fig. 1C). NTL tissues were scored
as normal in 56% of the cases (n545) (Fig. 1D–F). A necro-inflammation
indicating hepatitis was present in 28% of the patients (n523), and full-fledged
cirrhosis was found in only 7.5% of cases (n56). Other conditions, such as
hepatic fibrosis or steatosis, sometimes present concomitantly or with chronic
hepatitis, were found in 11.2% (n59) and 12.5% (n510) of cases, respectively.
Persistent infection with HBV characterized by seropositivity for HBsAg
[HBsAg(+)] was the principal risk factor, present in 42% of the patients (n534)
(Fig. 2A). HBsAg(+) HCC patients were significantly younger than HBV non-
carrier ones (30¡16 vs. 50¡20 in mean age; P50.0008) (Fig. 2A). This situation
is usually observed from the onset of HBsAg(+) medical history in high-incidence
areas of HCC [15, 16]. Molecular detection of HBV DNA by PCR revealed a high
rate of occult infection in Peruvian patient population, as viral DNA was found in
74% of the patients (n559). Consistently, the proportion of ,40 patients (n537)
with detectable HBV DNA in liver tissue was significantly higher than the
corresponding subset of $40 patients (n522), i.e. 90% vs. 56%, respectively
(P50.01). Serology for HCV was positive in only 2.5% of the cases of the overall
cohort (n52), i.e. one in ,40 patients and one in $40 patients. Presence of HCV
RNA was confirmed by PCR in liver tissue for both cases. A single patient (1.2%)
was positive by PCR for HDV. No history of alcohol abuse was determined.
Serum AFP concentrations were above diagnostic threshold in 65% of the cases
(n552), and in a twilight zone above normal values in another subgroup of nine
patients (11%). HBsAg(+)-associated HCCs tended to be significantly associated
with higher circulating AFP values (P50.0485), and a significantly larger subset of
,40 patients was characterized by high serum AFP levels compared with $40
patients, i.e. 84% vs. 47%, respectively (P50.0006) (Fig. 2A). The median size of
the tumors was 13 cm in diameter, and a vast majority of them (75%) was well or
moderately differentiated (E.S.1 and E.S.2, respectively). In 40% of cases, tumors
were multinodular at time of surgical resection (n532). We observed no
correlation between tumor size and grade and serum AFP values. Patients born in
southern-central Andes tend to form a distinct clinico-biological entity when
compared with individuals originating in the coastal regions (Fig. 1B,C).
Compared with the coastal patient population, Andean patients were younger
(P50.0353), and were more often carriers of HBV markers both at the serological
(64% vs. 29%; P50.0028) and molecular (97% vs. 69%; P50.0036) levels. They
observation previously made in Peru [6]. (B,C) Distribution maps of the population size (B) and mean age (C) of the patients according to their regional
origin. (B) Regions for which patient headcount was #5 and.5 are choropleth mapped in pink and red, respectively. The southern-central Andean area
encompassing the regions of Apurimac (#1), Ayacucho (#2), Cuzco (#3), and Junin (#4) is the area from where was originating the larger subset of ,40
patients. (C) Regions for which mean age was ,40 and $40 years old are choropleth mapped in magenta and blue, respectively. W indicates highly
endemic regions of HBV infection (.8%); Y indicates regions of intermediate endemicity (2-7%); V indicates regions of moderate endemicity (,1%), as
described [14]. (B,C) Regions for which headcount was null are choropleth mapped in off-white. (D–F) Hematoxylin–eosin-stained liver sections from a 37-
year-old Peruvian female individual with an 18-cm-diameter multinodular, moderately differentiated HCC. (D) Both NTL (left) and HCC (right) tissues
presented under low magnification (40x). The arrow indicates the fibrotic tissues of the capsule enclosing HCC nodules. b: bile duct; v: vein. Scale bar;
100 mm. (E) Presentation of the normal NTL tissue under high magnification (100x). (F) Presentation of the E.S.2 HCC tissue with a trabecular pattern under
high magnification (100x). (E,F) Scale bars; 10 mm.
doi:10.1371/journal.pone.0114912.g001
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also displayed lower tumor grade (e.g., E.S.1 and E.S.2), as none of them
presenting poorly differentiated tumor (P50.0003).
2. Mutation analysis
We analyzed common liver cancer-associated mutation hotspots in the present
series of 80 HCCs (see S3 Table for details). A total of 31 exons spanning 17 kb of
genomic DNA within nine genes were screened on each samples. BRAF and N-
RAS genes did not present any genetic alterations in all specimens analyzed
Fig. 2. The mutation spectra emerging from Peruvian HCCs display age-based peculiar genetic features. (A) Mutations found in HCCs from,40 (left)
and$40 (right) Peruvian patients, as see in CTNNB1, AXIN1, TP53, K-RAS, H-RAS, NFE2L2, and ARID2 genes (n580). Mutation presence is indicated on
the upper panel by both blue and red check marks. Red check marks correspond to inactivating mutations, i.e. nonsense or frame shift mutations.
Corresponding clinico-pathological features are mentioned on the lower panel. Check marks correspond to (from top to bottom): male sex; HBsAg(+); serum
AFP level above the median; poorly differentiated tumor; $17 cm-diameter tumor; multinodular tumor; recurrence within 12 months following anatomic liver
resection; metastatic cancer; and cirrhotic NTL. Red asterisks indicate significant differences between,40 and$40 patients both for HBsAg(+) (P,0.0001)
and serum AFP level (P50.0006). Green asterisk indicates significant difference between HCCs with mutation(s) and HCCs with no mutation (P50.038). (B)
Mutation spectrum of Peruvian HCC (n580). X-axis displays percentage of genetic alteration; y-axis displays each of the six classes of base substitution
and Insertions/Deletions (InDels). (C) Bar chart illustrating the association between AXIN1 gene mutation and MDM2 GG genotype at the rs2279744 allele.
(B,C) Error bars represent the standard errors of the counts.
doi:10.1371/journal.pone.0114912.g002
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(n580). Thirteen TP53 mutations were found in 14% of the cases (n511)
(Fig. 2A). Alterations were present in five TP53 gene exons with exon 6 affected in
half of the cases. Only one AFB1-induced TP53 R249S mutation was detected in a
poorly differentiated (E.S.3) HCC from a 49-year-old male patient originating
from the northern region of Piura (1.2%) (Fig. 1B). Interestingly, this patient
(PER37) had been submitted to an apparently intense mutagenic stress as three
different point mutations were found in his TP53 gene (see S3 Table for details).
A proline at the polymorphic codon 72 in exon 4 of TP53 gene was present in 61%
of the cases (n549), and 15% of the HCC specimens were homozygous for this
codon (n512). Such allelic distribution, with a predominant proline, is a
characteristic feature of populations living around the equator [17]. CTNNB1 and
AXIN1 Wnt axis member genes, both common mutation targets in HCC, were
also investigated. Mutation rate of the CTNNB1 gene was rather low with merely
15% (n512), compared with mutation rates observed in European HCC patients
(Fig. 2A) [18]. Interestingly, 58% of these mutations were deletions (n57).
AXIN1 gene was investigated for presence of mutation in seven exons covering
77% of the AXIN1 open reading frame, i.e. 1,988 on 2,589 full-length nucleic acid
sequence. 12.5% of the HCC specimens were found to carry mutation (n510).
Overall, the Wnt axis was altered in 26% of the Peruvian HCC cases (n521). Four
prominent members of Ras signaling pathway (i.e., H/K/N-RAS and BRAF genes)
were submitted to mutation screening. 9% of the HCC specimens displayed
mutations in Ras axis, four affecting K-RAS and three on H-RAS (n57).
Remarkably, all four K-RAS-mutated HCCs were unusual I21M mutants [19].
Two additional genes, i.e. NFE2L2 and ARID2, recently proposed as mutational
targets in HCC were investigated [20]. Only one somatic mutant was found for
each gene (1.2%). The nucleotide mutation spectrum of the 45 somatic mutants
identified displayed a peculiar pattern (Fig. 2B). Surprisingly, the main class of
mutation was InDels, a type of alteration usually prevalent at low level in HCC
patients originating from Europe or the Far East. Mutations were found in 45% of
the patients (n536), leaving the remaining 44 cases without any molecular clue
regarding the ongoing molecular process. MDM2 rs2279744-GG genotype is
correlated with a reduced activity of tumor suppressor p53 in the corresponding
tumors [21, 22]. AXIN1-mutated and MDM2 rs2279744-GG genotypes were
significantly associated in HCC patients (Fig. 2C). 72% of AXIN1-mutated HCC
samples were GG homozygotes at SNP309, whereas this proportion was only 34%
in HCC specimens lacking AXIN1 mutation (P50.0218).
3. Correlation between genetic alterations and clinico-
pathological features
To shape an intelligible landscape of the HCC affecting Peruvian patients, we
subsequently tried to correlate virology and genetic features with the clinical
presentation of the disease. As expected, TP53 mutations were statistically
associated with a poor tumor differentiation (P50.0045) (Figs. 2A and 3A). In
addition, multinodular liver tumors were preferentially associated with specific
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Fig. 3. Age-based tumor phenotype and clinical pattern of the Peruvian HCCs are correlated to specific
somatic mutation rates. (A–E) Bar charts illustrating the association between HCC-related gene mutation
rates (%) and tumor clinical presentation. (A–C,E) Black bars represent the mutation rate; grey bars represent
the wild-type allele (WT) rate. (A) WTand mutation rates of TP53 gene in E.S.3 HCCs (P50.01). (B) WTand
mutation rates of AXIN1 gene in multinodular HCCs (P50.03). (C) WT and mutation rates of Wnt axis in
recurring HCCs (P,0.0001). (D) Bar chart of the mutation rates of ARID2, AXIN1, CTNNB1, H-RAS, K-RAS,
NFE2L2, and TP53 genes in ,40 and $40 patients (black and grey bars, respectively). (E) Bar chart
presenting mutation rate of Wnt axis in ,40 and $40 HCCs. Black and grey bars represent ,40 and $40
patient rates, respectively. (A–E) Error bars represent the standard errors of the counts. (F) Pie charts for both
mutation and WT rates of AXIN1 gene in HCCs of female (left chart) and male (right chart) patients. Black
sectors represent the AXIN1 mutation rates; grey sectors represent the rates of AXIN1 WT.
doi:10.1371/journal.pone.0114912.g003
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genetic traits, e.g. AXIN1 mutation (P50.0309) and MDM2 GG polymorphism at
SNP309 (60.8% vs. 33.3%; P50.0417) (Figs. 2A and 3B). Both CTNNB1 (58% vs.
16%) and AXIN1 (54% vs. 16%) mutations were significantly enriched in patients
undergoing a subsequent recurrence of their tumor (P50.0045 and P50.0022,
respectively) (Fig. 2A). Wnt axis was altered in 72% of patients undergoing a
tumor recurrence, while this signaling pathway was mutated in merely 15% of the
patients with a relapse-free survival (P,0.0001) (Figs. 2A and 3C). We also
detected differences in mutation rates of seven genes according to patients’ age
(Fig. 3D). On the same hand, Wnt axis was found altered in 15 tumors from ,40
patients, whereas it was mutated in only six tumors from $40 patients (36.5% vs.
15.4%; P50.042) (Figs. 2A and 3E). Moreover, AXIN1 mutations were
significantly more frequent in liver tumors striking in women than in those of
men (P50.043) (Fig. 3F). The geographic localization of the patients was not
associated with any specific genetic alterations, concurring with the fact that the
population structure of Peru is genetically homogenate [23]. Albeit not reaching
the level of significance, a deviation to this observance was a trend for AXIN1
mutant enrichment in patients originating from the southern-central regions of
Peru compared with those coming from the coastal provinces of the country
(19.3% vs. 0%; P50.0571) (Fig. 1B,C).
4. Involvement of the Hippo axis in tumor size control
Massive tumor size was frequently observed in the present series of patients
(median of 13 cm-diameter in tumor size). This uncommon feature prompted us
to investigate the molecular bases of such clinical trait. Hippo axis is considered as
a key player in the control of organ size and contact inhibition in metazoans [24].
The Hippo axis-associated YAP transcription factor (TF) is considered as a major
effector of cell growth in HCC [25]. We thus hypothesized that the Hippo axis
could be affected in the huge HCCs developed by Peruvian people. We decided to
investigate the presence of both total YAP and p-YAP protein in a subset of HCC/
NTLs associated with the development of either smaller or larger liver tumor
(n58). Both YAP and p-YAP protein levels did not show significant difference
(Fig. 4A–B). In order to identify a possible alteration within the Hippo axis-
associated gene network, we conducted an expression survey of 13 Hippo pathway
gene members in a subset of 23 HCC/NTLs associated with development of 7- to
26-cm-diameter HCCs. Unsupervised clustering analysis of gene transcription
indicated a consistent collapse of Hippo axis expression in huge tumors,
suggesting that this pathway is crucial for the massive tumor phenotype frequently
observed in Peruvian patients (Fig. 4C). However, the general repression of Hippo
axis appears to be a delayed event in tumor development as it occurred essentially
in tumors of the last tertile for size (i.e., $17 cm-diameter).
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Fig. 4. The Hippo axis is down-regulated during the development of massive HCC in Peruvian patient. (A) Western blot analysis of total cell extracts
prepared from HCC/NTL of eight Peruvian patients (ranking from age 13 to age 77). Cell extracts were separated by SDS-PAGE and electrophoretically
transferred onto nitrocellulose membrane. The blots were probed using antibodies to YAP (upper panel), p-YAP (lower panel), and GAPDH (both panels).
GAPDH was used as a loading control. (B) Bar chart representation of the p-YAP/YAP ratio in these eight HCC/NTLs. Relative quantification of YAP and p-
YAP protein expression was measured on western blots using ImageJ software and the blotted signals were normalized to GAPDH expression before
forming the ratio of the densitometric values of bands containing YAP and p-YAP proteins. (C) Heat map of an unsupervised hierarchical clustering of
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
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5. Monitoring of the AFP gene expression in massive HCC
Exceeding serum AFP concentration is another hallmark of the tumorigenic
process ongoing in Peruvian patients and can provide some substantial insights
regarding the molecular bases of the disease [6]. Given the young age of many
patients, we first assessed whether AFP mRNA could be expressed in NTL of ,40
patients with high value of circulating AFP. A subset of 23 HCC/NTLs was
screened for their AFP gene expression by qRT-PCR assays. There was no
significant AFP gene expression in NTLs, with a mean 1,700-fold ratio between
HCC and parent NTL tissues (Fig. 5A). We then assessed whether tumor sizing
was influencing serum AFP concentration. In keeping with seminal work in the
field, no correlation was found between tumor dimension and serum AFP levels in
the blood (Fig. 5B) [26]. By contrast, circulating AFP concentration was
correlated with the levels of AFP mRNA in tumor cells (P50.0001) (Fig. 5C).
Postnatal repression of AFP gene is primarily achieved at the transcriptional level
[27, 28]. A plethora of TFs have been claimed to be involved in up- or down-
regulation of the AFP gene promoter activity. Among them stand TFs known to
be crucial in tumor development or cancer regression, such as ESR1, FOS, JUN,
HIF1a, MYC, RELA, TP53, and TP73. We thus decided to explore the gene
expression level of 23 TFs controlling directly or cooperatively the promoter
activity of AFP gene in 23 HCC/NTLs (Table 2). A salient decrease in transcript
abundance was observed in HCC compared with NTL for nine genes assessed, i.e.
ESR1, FOS, HNF4, JUN1, NANOG, NR3C1, RELA, RXRA, and ZBTB20 (Fig. 5C
and Table 2). In parallel, a significant increase of gene expression in tumor
specimens was observed for TP53, TP73, and ZHX2 (Table 2). Finally, 11 genes
were not differentially transcribed between HCC and parent NTL (Table 2).
Overall, mean changes in TF mRNA expression were rather mild, exceeding two-
fold only for ESR1 (12-fold down), FOS (6-fold down), RXRA (2.2-fold down),
and TP73 (4.8-fold up). Interestingly, we noticed that a subset of eight TF genes
investigated, i.e. CTCF, HNF1A, JUN1, NANOG, NR3C1, ONECUT1, ZBTB20,
and ZHX2, tended to be differentially transcribed on this training samples set
when stratified according to the fold of AFP gene expression. To validate this
inference, we decided to increase the number of specimens analyzed with another
23 HCC/NTLs. Three of the TF genes scrutinized, i.e. HNF1A, NANOG, and
NR3C1, were confirmed as significantly differentially transcribed in low and high
AFP-expressing HCC tumors, whereas JUN1 gene expression displayed only an
infra significance trend (Fig. 6A). Surprisingly, the transcription of some TF genes
was either repressed (e.g., NANOG and JUN1) or unchanged, such as HNF1A
(data not shown), in HCC tissues when compared with parent NTL tissues
expression of 13 Hippo axis genes [i.e., baculoviral IAP repeat containing 5 (BIRC5), dachsous cadherin-related 1 (DCHS1), FATatypical cadherin 4 (FAT4),
hes family bHLH transcription factor 1 (HES1), jagged 1 (JAG1), large tumor suppressor kinase 1 (LATS1) and 2 (LATS2), macrophage stimulating 1
(MST1), neurofibromin 2 (NF2), SRY-box 4 (SOX4), TEA domain family member 4 (TEAD4),WW domain containing transcription regulator 1 (WWTR1), and
YAP genes] in Peruvian HCCs (n523). Results are expressed as HCC/NTL mRNA expression ratios. The left-most cluster (a) is highly enriched in huge
tumors (L) (P50.0066) and displays a general collapse of Hippo axis expression (except for MST1 and STK4 genes) when compared with the right-most
cluster (b). L corresponds to the largest tumors ($17 cm-diameter) present in the third tertile of the patient cohort (n523).
doi:10.1371/journal.pone.0114912.g004
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Fig. 5. Serum AFP concentration in Peruvian HCC is concomitantly correlated to AFP gene overexpression and down-regulation of TF-encoding
genes involved in AFP gene control. (A) Bar chart displaying the AFP gene transcription levels obtained by qRT-PCR from 23 matched pairs of NTL (grey
bars; left) and HCC (black bars; right) tissues from Peruvian patients. (B) Scatter plots showing the relationship between (left) the serum AFP concentration
(x-axis) and the tumor size (y-axis) (ns); (right) the AFP mRNA expression (x-axis) and the serum AFP concentration (y-axis, n540, P50.0001). (C) Dot
plots of the relative expression of 12 TF-encoding genes (i.e., ESR1, FOS, HNF4, JUN, NANOG, NR3C1, RELA, RXRA, ZBTB20, TP53, TP73, and ZHX2)
controlling AFP gene expression in HCC/NTL as measured by qRT-PCR (n523). ***P,0.0001; **P,0.001; *P,0.05.
doi:10.1371/journal.pone.0114912.g005
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(Fig. 5A). Up-regulation of AFP gene transcription was, as a consequence,
associated with those samples undergoing only a mild down-regulation of the TF
genes. Unsupervised hierarchical clustering of NR3C1 (encoding for the
glucocorticoid receptor, GR), HNF1A, and NANOG gene expression indicated
that NANOG up-regulation was the most correlated with both high serum AFP
concentration and AFP mRNA transcript abundance in Peruvian HCC patients,
whereas NR3C1 up-regulation was associated with lower serum AFP levels
(Fig. 6B). Interestingly, both high serum AFP levels and NANOG up-regulation
expression were significantly associated with the Arg/Arg genotype of TP53 codon
72 (rs1042522) (P50.008).
Table 2. Relative expression in Peruvian HCC of 23 TFs controlling the AFP gene transcription.
Gene Full name Genomic location
HCC:NTL
(mean¡SD) P-value
CTCF CCCTC-Binding Factor 16q21-q22.3 0.95¡0.3 ns
ESR1 Estrogene Receptor 1 6q25.1 0.08¡0.2 0.0001
FOS FBJ Murine Osteosarcoma Viral Oncogene 14q24.3 0.17¡0.2 0.0001
FOXA1 Forkhead Box A1 14q12-q13 1.04¡0.8 ns
FOXA2 Forkhead Box A2 20p11 1.32¡0.9 ns
HIF-1A Hypoxia Inducible Factor 1, Alpha Subunit 14q24.2 1.31¡0.9 ns
HNF1A HNF1 Homeobox A 12q24.2 0.92¡0.4 ns
HNF4 Hepatocyte Nuclear Factor 4 20q13.12 0.68¡0.4 0.001
JUN Jun Proto-Oncogene 1p32-p31 0.81¡1.2 0.0001
MYC Avian Myelocytomatosis Viral Oncogene Homolog 8q24.21 1.69¡1.6 ns
NANOG Nanog Homeobox 12p13.31 0.67¡0.5 0.0001
NR3C1-GR Nuclear Receptor Subfamily 3, Group C, Member 1 5q21.3 0.71¡0.2 0.0001
ONECUT1 One Cut Homeobox 1 15q21.3 1.71¡1.6 ns
RELA V-Rel Avian Reticuloendotheliosis Viral Oncogene Homolog A 11q13 0.87¡0.3 0.002
RXRA Retinoid X Receptor, Alpha 9q13.1 0.45¡0.2 0.0001
SP1 Sp1 Transcription Factor 12q13.1 1.15¡0.4 ns
SRF Serum Response Factor 6p21.1 1.24¡0.7 ns
TCF4 Transcription Factor 4 18q21.1 1.20¡0.5 ns
THRA Thyroid Hormone Receptor, Alpha 17q11.2 1.69¡1.1 ns
TP53 Tumor Protein p53 17p13.1 1.89¡1.4 0.003
TP73 Tumor Protein p73 1p36.3 4.85¡6.3 0.05
ZBTB20 Zinc Finger and BTB Domain Containing 20 3q13.3 0.57¡0.4 0.0001
ZHX2 Zinc Fingers and Homeoboxes 2 8q24.13 14.1¡0.6 0.004
Abbreviations: HCC5hepatocellular carcinoma; HCC:NTL5ratio of relative transcript expressions in HCC to parent non-tumor liver; ns5non significant;
TF5transcription factor;¡SD5standard deviation of the mean. TF relative expressions were measured by qRT-PCR assays on HCC and non-tumor liver
matched pair specimens from 23 Peruvian patients. P-values were obtained by exact simple logistic regression analysis.
doi:10.1371/journal.pone.0114912.t002
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Discussion
HCC is a malignant tumor resulting from exposition to a plethora of different risk
factors acting frequently in concomitance, but not evenly distributed globally [29].
As a consequence, HCC displays a remarkable heterogeneity in terms of patient
demographical features, clinical presentation, rates of underlying cirrhosis, tumor
pathology, or molecular epidemiology [30]. Thus, our understanding of the
pathophysiology of the disease relies greatly on our knowledge of the ethno-
geographical context. According to most recent reviews, the usual presentation of
HCC in South-America is overall similar to that observed in Europe or North
America with patients developing the liver tumor in the seventh decade of life, on
Fig. 6. High expression of both alpha-fetoprotein transcript and polypeptide is correlated to NANOG gene transcription in massive Peruvian HCC.
(A) Dot plots indicating expression folds of four TF-encoding genes controlling AFP gene expression in high (n523) and low (n523) AFP-expressing HCC
tumors. Folds of expression level of AFP gene are defined according to their position above (high) or below (low) the median AFP gene expression level of
the cohort. ***P50.01; **P50.02; *P50.07 (ns). (B) Heat-map of the unsupervised hierarchical clustering for HNF1A, NANOG, and NR3C1 expression, TFs
involved in AFP gene regulation in Peruvian HCCs (n546). The pervasive expression of NANOG gene correlates with high serum AFP concentration (red-
squared H) (P50.007) and AFP mRNA level (white-squared H) (P,0.0001), whereas expression of NR3C1-GR gene and down-regulation of NANOG gene
is preferentially observed in low AFP-expressing tumors. Arg/Arg homozygosity at codon 72 of TP53 (rs1042522) (green-squared R) is associated with high
serum AFP concentration and AFP mRNA level, as well as increased NANOG gene expression (P50.008).
doi:10.1371/journal.pone.0114912.g006
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a cirrhotic liver infected most commonly with HCV [31]. However, this pattern
does not prevail in the Peruvian population and it has been reported since the
1990s that cases of early HCC are commonly encountered in Peru [5, 32, 33]. We
published previously that age of HCC patients in Peru follows a bimodal
distribution with a major peak of occurrence in the third decade of life [6]. This
age-specific bimodal distribution was retrieved in the present series as well
(Fig. 1A). A similar clinical presentation was originally reported in Mozambique,
where HBV and AFB1 used to represent heavy disease burdens for the population
[34]. A significant subset of the patients investigated in the present study was
originating from hyper-endemic isolates of persistent hepatitis B located in central
Andes regions, such as the Apurimac and Ayacucho regions (Fig. 1B) [14]. In
contrast with other places as Mozambique or the Qidong region in China, it is
highly improbable that AFB1 plays a significant role in Peruvian HCC [34, 35].
For instance, we found only one case of the known AFB1-induced R249S TP53
gene mutation. Moreover, the male patient presenting this alteration was relatively
old, i.e. 49 years old, with regard to the present series and was coming from the
northern coastal city of Piura, distant from the central Andes area from which
most of the younger patients originate (Fig. 1B).
Taken together, the bimodal distribution for age and the low sex-ratio represent
usual hallmarks of HCC appeared on non-cirrhotic livers [6, 36, 37]. Whereas
such pathophysiological pattern elsewhere represents a smaller fraction of HCC
cases observed, it is the dominant phenotype in Peru, suggesting either the
presence of an unusual environmental risk factor or a peculiar predisposition of
the Peruvian population to liver tumorigenesis in a context of exceptional
resistance to hepatic fibrogenesis.
Among the most significant traits observed in the present patient series was the
association between age and hepatitis B seropositivity (Fig. 2A). HBsAg(+) was
present in a majority of the cases arisen before age 40, whereas it was present in
only a minority of cases above this age. Although HBsAg(+) was not associated to
any specific genetic alterations in our study, it seems that HBV is acting like a
booster of the liver tumorigenesis in Peruvian patients. Interestingly, liver tumor
development in ,40 patients who are often HBsAg(+) was frequently associated
with mutations in the Wnt axis mutations. Such genotypic alterations are unusual
elsewhere, as CTNNB1 mutants were found preferentially in non-HBV-associated
HCC [38–40]. However, they are strongly reminiscent of the G1 subgroups of
young African women with occult HBV infection developing HCC characterized
by developmental program defect and AXIN1 mutations as described [41]. The
uncommon genetic profile of Peruvian HCC was further confirmed by the
conspicuous excess of deletions present in the mutation spectrum, a pattern rarely
observed in sporadic cancer and never described so far in HCC (Fig. 2B) [42–44].
These mutations were significantly affecting more the Wnt axis than other
signaling pathways, suggesting that the mechanism ofWnt axis alteration could be
different from that affecting other targets in Peruvian HCC. The causes of such
phenomenon have yet to be elucidated, but could be linked to environmentally
induced defective activity of the DNA polymerases. For instance, carcinogenic
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
PLOS ONE | DOI:10.1371/journal.pone.0114912 December 11, 2014 18 / 24
compounds found to produce liver tumors such as N-acetyl-2-aminofluorene are
known to induce such mutations [45, 46]. However, the natural occurrence of
similar substance and their impact in human pathology has not yet been observed.
Although not considered as a gold standard marker, AFP remains worldwide
the most useful diagnostic biomarker of HCC in routine clinical practice [47].
AFP is transiently produced during the establishment of the endoderm in
embryogenesis, but its expression is reactivated during liver tumorigenesis [48].
AFP is suspected to play an active role in liver tumorigenesis either by immune
modulation or its anti-estrogenic property [49]. Interestingly, both Asian and
European authors have reported that high AFP level is predictive of poor survival
in HCC patients [50]. AFP expression is known to vary with ethnicity in
pregnancy, and was shown to reach lower levels in Hispanics than other women
living in USA [51, 52]. Besides, AFP expression is modulated in acute hepatitis
and by environmental conditions in human and in various animal models
exposed to carcinogens [53–59]. The fact that exceedingly high serum AFP
concentrations was often monitored in ,40 Peruvian HCC patients prompted us
to use AFP protein synthesis as a proxy to explore the biological process
controlling liver tumorigenesis in the Peruvian population. As AFP production is
primarily controlled at the transcription level, we decided to analyze the
expression of the major TFs regulating AFP gene transcription in liver cells
(Fig. 5C) [27, 28]. A majority of the genes assessed, those that encode for AFP
transcription repressors, such as FOS, HNF4, JUN1, and ZBTB20, were down-
regulated in HCC tissues, revealing a general alteration of the gene network that
normally suppresses AFP expression in adult liver cells [60–62].
Among TFs that control AFP gene transcription in a cooperative fashion stands
NANOG, a stemness factor expressed in pluripotent and cancer stem cells, and
which is one of the major protein protagonists involved in the cell allostatic
decision between self-renewal and differentiation [63, 64]. NANOG expression has
been associated with cancer cell invasiveness and metastatic tumor presentation
[65]. Intriguingly, that was not the case in the present Peruvian HCC series, in
which higher NANOG gene expression was correlated neither to metastatic nor
hepatic multinodular tumors. Notwithstanding, HCC tissues from Peruvian
patients displaying higher NANOG gene expression were associated with
heightened expression of both alpha-fetoprotein transcript and polypeptide
(Fig. 6A,B). The apparently paradoxical relative decrease of NANOG transcript
abundance in tumor tissues compared with NTL ones maybe be attributed either
to a large excess of NANOG biosynthesis by proliferative endothelial cells in
normal hepatic tissue, or to an aberrant state of differentiation of the tumor cells
that retains a decayed stem cell phenotype together with the expression of
endodermal lineage markers, such as AFP [66, 67]. Therefore, these findings
supports the hypothesis that the HCC developed by the Peruvian patients, and
notably by the youngest ones, can be linked to a peculiar phenomenon of
hepatocyte mis-speciation or de-differentiation, plausibly involving liver cancer
stem cells, as it has been previously postulated [67–69].
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
PLOS ONE | DOI:10.1371/journal.pone.0114912 December 11, 2014 19 / 24
Further studies are warranted to identify the cofactors and the cellular and
molecular principles that, together with HBV infection, dramatically accelerate
HCC outbreak in Peruvian individuals. Various hypotheses can be formulated
that take into account the specific environmental conditions prevailing in Peru,
where liver flukes, poly-metal contamination, as well as unidentified toxins, may
trigger hepatic carcinogenesis [70–72].
Supporting Information
S1 Table. Primers used to detect point mutations in HCC from Peruvian
patients.
doi:10.1371/journal.pone.0114912.s001 (XLS)
S2 Table. Assays and primers used for qRT-PCR analyses and viruses detection.
doi:10.1371/journal.pone.0114912.s002 (XLS)
S3 Table. Summary of the mutations detected in HCC from Peruvian patients.
doi:10.1371/journal.pone.0114912.s003 (XLS)
S1 Text. Supporting experimental protocols.
doi:10.1371/journal.pone.0114912.s004 (DOC)
Acknowledgments
The authors wish to acknowledge all patients whose participation was essential to
the achievement of this study. The authors are grateful to Macarena Farı´as from
the Department of Urologic Surgery of INEN and Luis Cano, Juan-Pablo Cerapio,
Dany Cordova, Lourdes Huanca, Marlene Nun˜ez, and Patricia Webb from the
Department of Pathology of INEN for their leadership in aggregating the medical
records and collecting the biomedical specimens; Sylviane Bouchier and Catherine
Gouyette from the Institut Pasteur Genomic Platform One for their technical
support; Nathalie Jolly from the Integrated Research Clinic Center of the Institut
Pasteur for her critical discussions; and David D. Parker Jr. for his suggestions in
preparing the manuscript. The authors thank the Laboratoire Ando-Amazonien
de Chimie du Vivant (LMI-LAVI), IRD-UPCH, for its logistic support.
Author Contributions
Conceived and designed the experiments: PP AM SB BT ED AD ER. Performed
the experiments: AM PP BT TRR SB. Analyzed the data: AM PP SB BT.
Contributed reagents/materials/analysis tools: ER FD TRR SB. Wrote the paper:
PP SB AM ER.
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
PLOS ONE | DOI:10.1371/journal.pone.0114912 December 11, 2014 20 / 24
References
1. Ferlay J, Soerjomataram I, Dikshit R, Eser S, Mathers C, et al. (2014) Cancer incidence and mortality
worldwide: Sources, methods and major patterns in GLOBOCAN 2012. Int J Cancer doi: 10.1002/
ijc.29210.
2. Yang JD, Roberts LR (2010) Hepatocellular carcinoma: a global view. Nat Rev Gastroenterol Hepatol 7:
448–458.
3. McGlynn K, LondonW (2005) Epidemiology and natural history of hepatocellular carcinoma. Best Pract
Res Clin Gastroenterol 19: 3–23.
4. Goss PE, Lee BL, Badonivac-Crnjevic T, Strasser-Weippl K, Chavarri-Guerra Y, et al. (2013)
Planning cancer control in Latin America and the Caribbean. Lancet Oncol 14: 391–436.
5. Ruiz E, Sanchez J, Celis J, Payet E, Berrospi F, et al. (2007) [Short and long-term results of liver
resection for hepatocellular carcinoma in Peru: a Peruvian single center experience on 232 cases.] Rev
Gastoenterol Peru 27: 223–237. Spanish.
6. Bertani S, Pineau P, Loli S, Moura J, Zimic M, et al. (2013) An atypical age-specific pattern of
hepatocellular carcinoma in Peru: a threat for Andean populations. PLOS ONE 8: e67756.
7. Bleyer A, Barr R, Hayes-Lattin B, Thomas D, Ellis C, et al. (2008) The distinctive biology of cancer
adolescents and young adults. Nat Rev Cancer 8: 288–298.
8. American Joint Committee on Cancer (2002) AJCC cancer staging handbook: from AJCC cancer
staging manual. 6th ed.New York: Springer. 131–138 pp.
9. Pineau P, Marchio, Battiston C, Cordina E, Russo A, et al. (2008) In human hepatocellular carcinoma,
chromosome instability depends on p53 status and aflatoxin exposure. Mutat Res 653: 6–13.
10. Vandesompele J, De Preter K, Pattyn F, Poppe B, Van Roy N, et al. (2002) Accurate normalization of
real-time quantitative RT-PCR data by geometric averaging of multiple internal control genes. Genome
Biol 3: RESEARCH0034.
11. Teschendorff AE, Naderi A, Barbosa-Morais NL, Caldas C (2006) PACK: profile analysis using
clustering and kurtosis to find molecular classifiers in cancer. Bioinformatics 22: 2269–2275.
12. Wang J, Wen S, Symmans WF, Pusztai L, Coombes KR (2009) The bimodality index: a criterion for
discovering and ranking bimodal signatures from cancer gene expression profiling data. Cancer Inform
7: 199–216.
13. Kenney JF, Keeping ES (1962) Mathematics of statistics: Part 1. 3rd ed.Princeton: N. J. Van Nostrand.
101–102 pp.
14. Cabezas C (2007) [Viral hepatitis B: epidemiology and bases for its control.] Rev Peru Med Exp Salud
Publica 24: 378–397. Spanish.
15. Vogel CL, Anthony PP, Mody N, Barker LF (1970) Hepatitis-associated antigen in Ugandan patients
with hepatocellular carcinoma. Lancet 2: 621–624.
16. Macnab GM, Urbanowicz JM, Geddes EW, Kew MC (1976) Hepatitis-B surface antigen and antibody
in Bantu patients with primary hepatocellular cancer. Br J Cancer 33: 544–548.
17. Sja¨lander A, Birgander R, Kivela A, Beckman G (1995) p53 polymorphisms and haplotypes in
different ethnic groups. Hum Hered 45: 144–149.
18. Tanase AM, Marchio A, Dumitrascu T, Dima S, Herlea V, et al. (2014) Mutation spectrum of
hepatocellular carcinoma from eastern-European patients betrays the impact of a complex exposome.
J Expo Sci Environ Epidemiol doi: 10.1038/jes.2014.16.
19. Tsang YT, Deavers MT, Sun CC, Kwan SY, Kuo E, et al. (2013) KRAS (but not BRAF) mutations in
ovarian serous borderline tumor are associated with recurrent low-grade serous carcinoma. J Pathol
231: 449–456.
20. Guichard C, Amaddeo G, Imbeaud S, Ladeiro Y, Pelletier L, et al. (2012) Integrated analysis of
somatic mutations and focal copy-number changes identifies key genes and pathways in hepatocellular
carcinoma. Nat Genet 44: 694–698.
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
PLOS ONE | DOI:10.1371/journal.pone.0114912 December 11, 2014 21 / 24
21. Bond GL, Hu W, Bond EE, Robins H, Lutzker SG, et al. (2004) A single nucleotide polymorphism in
the MDM2 promoter attenuates the p53 tumor suppressor pathway and accelerates tumor formation in
humans. Cell 119: 591–602.
22. Wilkening S, Bermejo JL, Hemminki K (2007) MDM2 SNP309 and cancer risk: a combined analysis.
Carcinogenesis 28: 2262–2267.
23. Sandoval JR, Lacerda DR, Jota MS, Salazar-Granara A, Vieira PP, et al. (2013) The genetic history of
indigenous populations of the Peruvian and Bolivian altiplano: the legacy of the Uros. PLOS ONE 8:
e73006.
24. Hong W, Guan KL (2012) The YAP and TAZ transcription co-activators: key downstream effectors of the
mammalian Hippo pathway. Semin Cell Dev Biol 23: 785–793.
25. Tschaharganeh DF, Chen X, Latzko P, Malz M, Gaida MM, et al. (2013) Yes-associated protein up-
regulates Jagged-1 and activates the Notch pathway in human hepatocellular carcinoma.
Gastroenterology 144: 1530–1542.
26. Kew M (1974) Alpha-fetoprotein in primary liver cancer and other diseases. Gut 15: 814–821
27. Spear BT (1999) Alpha-fetoprotein gene regulation: lessons from transgenic mice. Semin Cancer Biol 9:
109–116.
28. Lazarevich NL (2000) Molecular mechanisms of alpha-fetoprotein gene expression. Biochemistry
(Mosc) 65: 117–133.
29. El-Serag HB (2012) Epidemiology of viral hepatitis and hepatocellular carcinoma. Gastroenterology 142:
1264–1273.
30. Thorgeirsson SS, Grisham JW (2002) Molecular pathogenesis of human hepatocellular carcinoma.
Nat Genet 31: 339–346.
31. Fassio E, Dı´az S, Santa C, Reig ME, Martı´nez Artola Y, et al. (2010) Etiology of hepatocellular
carcinoma in Latin America: a prospective, multicenter, international study. Ann Hepatol 9: 63–69.
32. Indacochea S, Bueno R, De La Fuente J, Ferrufino JC (1997) [Liver cancer in hyperendemic area of B
and delta hepatitis: report of 19 cases.] Rev Gastroenterol Peru 17: 56–59. Spanish.
33. Ruiz E, Almonte M, Pizarro R, Celis J, Montalbelti JA, et al. (1998) [Hepatitis B and C virus infection
as risk factors for hepatocarcinoma in Peru: case and control study.] Rev Gastroenterol Peru 18: 199–
212. Spanish.
34. Van Rensburg SJ, Cook-Mozaffari P, van Schalkwyk DJ, van der Watt JJ, Vincent TJ, et al. (1985)
Hepatocellular carcinoma and dietary aflatoxin in Mozambique and Transkei. Br J Cancer 51: 713–726.
35. Szyman˜ska K, Chen JG, Cui Y, Gong YY, Turner PC, et al. (2009) TP53 R249S mutations, exposure
to aflatoxin, and occurrence of hepatocellular carcinoma in a cohort of chronic hepatitis B virus carries
from Qidong, China. Cancer Epidemiol Biomarkers Prev 18: 638–643.
36. Smalley SR, Moertel CG, Hilton JF, Weiland LH, Weiand HS, et al. (1988) Hepatoma in noncirrhotic
liver. Cancer 62: 1414–1424.
37. Trevisani F, Frigerio M, Santi V, Grignaschi A, Bernardi M (2010) Hepatocellular carcinoma in non-
cirrhotic liver: a reappraisal. Dig Liv Dis 42: 341–347.
38. Huang H, Fujii H, Sankila A, Mahler-Araujo BM, Matsuda M, et al. (1999) Beta-catenin mutations are
frequent in human hepatocellular carcinomas associated with hepatitis C virus infection. Am J Pathol
155: 1795–1801.
39. Hsu HC, Jeng YM, Mao TL, Chu JS, Lai PL, et al. (2000) Beta-catenin mutations are associated with a
subset of low-stage hepatocellular carcinoma negative for hepatitis B virus and with favorable prognosis.
Am J Pathol 157: 763–770.
40. Laurent-Puig P, Legoix P, Bluteau O, Belghiti J, Franco D, et al. (2001) Genetic alterations associated
with hepatocellular carcinomas define distinct pathways of hepatocarcinogenesis. Gastroenterology 120:
1763–1773.
41. Boyault S, Rickman DS, de Reynie`s A, Baladaud C, Rebouissou S, et al. (2007) Transcriptome
classification of HCC is related to gene alterations and to new therapeutic targets. Hepatology 45: 42–52.
42. Caldas C, Hahn SS, da Costa LT, Redston MS, Schutte M, et al. (1994) Frequent somatic mutations
and homozygous deletions of the p16 (MTS1) gene in pancreatic adenocarcinoma. Nat Genet 8: 27–32.
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
PLOS ONE | DOI:10.1371/journal.pone.0114912 December 11, 2014 22 / 24
43. Shuin T, Kondo K, Torigoe S, Kishida T, Kubota Y, et al. (1994) Frequent somatic mutations and loss
of heterozygosity of the von Hippel-Lindau tumor suppressor gene in primary human renal cell
carcinomas. Cancer Res 54: 2852–2855.
44. Greenblatt MS, Grollman AP, Harris CC (1996) Deletions and insertions in the p53 tumor supressor
gene in human cancers: confirmation of the DNA polymerase slippage/misalignment model. Cancer Res
56: 2130–2136.
45. Solt DB, Cayama E, Tsuda H, Enomoto K, Lee G, et al. (1983) Promotion of liver cancer development
by brief exposure to dietary 2-acetylaminofluorene plus partial hepatectomy or carbon tetrachloride.
Cancer Res 43: 188–191.
46. Garcia-Diaz M, Kunkel TA (2006) Mechanism of a genetic glissando: structural biology of indel
mutations. Trends Biochem Sci 31: 206–213.
47. Di Bisceglie AM (2004) Issues in screening and surveillance for hepatocellular carcinoma.
Gastroenterology 127: S104–S107.
48. Gillespie JR, Uversky VN (2000) Structure and function of alpha-fetoprotein: a biophysical overview.
Biochim Biophys Acta 1480: 41–56.
49. Bei R, Mizejewski GJ (2011) Alpha fetoprotein is more than a hepatocellular cancer biomarker: from
spontaneous immune response in cancer patients to the development of an AFP-based cancer vaccine.
Curr Mol Med 11: 564–581.
50. Tsoulfas G, Mekras A, Agorastou P, Kiskinis D (2012) Surgical treatment for large hepatocellular
carcinoma: does size matter? ANZ J Surg 82: 510–517.
51. O9Brien JE, Dvorin E, Drugan A, Johnson MP, Yaron Y, et al. (1997) Race-ethnicity-specific variation
in multiple-marker biochemical screening: alpha-fetoprotein, hCG, and estriol. Obstet Gynecol 89: 355–
358.
52. Bryant-Greenwood PK, O9Brien JE, Huang X, Yaron Y, Ayoub M, et al. (1998) Maternal weight
differences do not explain ethnic differences in biochemical screening. Fetal Diagn Ther 13: 46–48.
53. Becker FF, Horland AA, Shurgin A, Sell S (1975) A study of alpha1-fetoprotein levels during exposure
to 39-methyl-4-dimethylaminoazobenzene and its analogs. Cancer Res 35: 1510–1513.
54. Sizaret P, Tuyns A, Martel N, Jouvenceaux A, Levin A, et al. (1975) Alpha-fetoprotein levels in normal
males from seven ethnic groups with different hepatocellular carcinoma risks. Ann N Y Acad Sci 259:
136–155.
55. Sell S, Xu KL, Huff WE, Kabena LF, Harvey RB, et al. (1998) Aflatoxin exposure produces serum
alphafetoprotein elevations and marked oval cell proliferation in young male Pekin ducklings. Pathology
30: 34–39.
56. Koropatnick J, Cherian MG (1988) Exposure to different forms of cadmium in mice: differences in
methallothionein and alphafetoprotein mRNA induction in liver and kidney. J Biochem Toxicol 3: 159–
172.
57. Scott RJ, Chakraborty S, Sell S, Hunt JM, Dunsford HA (1989) Change in the ploidy state of rat liver
cells during chemical hepatocarcinogenesis and its relationship to the increased expression of alpha-
fetoprotein. Cancer Res 49: 6085–6090.
58. Kew MC, van Staden L, Bellingan A (1995) Serum, alpha-fetoprotein concentrations in urban and rural
Southern African blacks with hepatocellular carcinoma. Trop Gastroenterol 16: 11–15.
59. Nuttall KL, Lenke RR, Ashwood ER (2000) Maternal serum alpha-fetoprotein and altitude. Med
Hypotheses 54: 498–500.
60. Bois-Joyeux B, Denissenko M, Thomassin H, Guesdon S, Ikonomova R, et al. (1995) The c-jun
proto-oncogene down-regulates the rat alpha-fetoprotein promoter in HepG2 hepatoma cells without
binding to DNA. J Biol Chem 270: 10204–10211.
61. Magee TR, Cai Y, El-Houseini ME, Locker J, Wan YJ (1998) Retinoic acid mediates down-regulation of
the alpha-fetoprotein gene through decreased expression of hepatocyte nuclear factors. J Biol Chem
273: 30024–30032.
62. Peterson ML, Ma C, Spear BT (2011) Zhx2 and Zbtb20: novel regulators of postnatal alpha-fetoprotein
repression and their potential role in gene reactivation during liver cancer. Semin Cancer Biol 21: 21–27.
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
PLOS ONE | DOI:10.1371/journal.pone.0114912 December 11, 2014 23 / 24
63. Bertani S, Sauer S, Bolotin E, Sauer F (2011) The noncoding RNA Mistral activates Hoxa6 and Hoxa7
expression and stem cell differentiation by recruiting MLL1 to chromatin. Mol Cell 43: 1040–1046.
64. Villasante A, Piazolla D, Li H, Gomez-Lopez G, Djalabo M, et al. (2011) Epigenetic regulation of
Nanog expression by Ezh2 in pluripotent stem cells. Cell Cycle 10: 1488–1498.
65. Sun C, Sun L, Jiang K, Gao DM, Kang XN, et al. (2013) NANOG promotes liver cancer cell invasion by
inducing epithelial-mesenchymal transition through NODAL/SMAD3 signaling pathway. Int J Biochem
Cell Biol 45: 1099–1108.
66. Kohler EE, Colleen EC, Chatterjee I, Malik AB, Wary KK (2011) NANOG induction of fetal liver kinase-
1 (FLK1) transcription regulates endothelial cell proliferation and angiogenesis. Blood 117: 1761–1769.
67. Wang ML, Chiou SH, Wu CW (2013) Targeting cancer stem cells: emerging role of Nanog transcription
factor. Onco Targets Ther 6: 1207–1220.
68. Yamashita T, Wang XW (2013) Cancer stem cells in the development of liver cancer. J Clin Invest
123(5): 1911–1918.
69. O9Connor ML, Xiang D, Shigdar S, Macdonald J, Li Y, et al. (2014) Cancer stem cells: a contentious
hypothesis now moving forward. Cancer Lett 344: 180–187.
70. Logrieco A, Moretti A, Altomare C, Bottalico A, Carbonell Torres E (1993) Occurrence and toxicity of
Fusarium subglutinans from Peruvian maize. Mycopathologia 122: 185–190.
71. Marcos LA, Bussalleu A, Terashima A, Espinoza JR (2009) Detection of antibodies against Fasciola
hepatica in cirrhotic patients from Peru. J Helminthol 83: 23–26.
72. Yacoub C, Pe´rez-Foguet A, Miralles N (2012) Trace metal content of sediments close to mine sites in
the Andean region. ScientificWorldJounal 2012: 732519.
Mutation Spectrum in Peruvian Hepatocellular Carcinoma
PLOS ONE | DOI:10.1371/journal.pone.0114912 December 11, 2014 24 / 24
